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Hubei Key Laboratory of Optical Information and Pattern Recognition, School of Electrical and Information Engineering,
Wuhan Institute of Technology, Wuhan 430205, China
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Without dividing the complex-valued systems into two real-valued ones, a class of fractional-order complex-valued
memristive neural networks (FCVMNNs) with time delay is investigated. Firstly, based on the complex-valued sign func-
tion, a novel complex-valued feedback controller is devised to research such systems. Under the framework of Filip-
pov solution, differential inclusion theory and Lyapunov stability theorem, the finite-time Mittag—Leffler synchronization
(FTMLS) of FCVMNNSs with time delay can be realized. Meanwhile, the upper bound of the synchronization settling time
(SST) is less conservative than previous results. In addition, by adjusting controller parameters, the global asymptotic syn-
chronization of FCVMNNSs with time delay can also be realized, which improves and enrich some existing results. Lastly,
some simulation examples are designed to verify the validity of conclusions.

Keywords: finite-time Mittag—Leffler synchronization, fractional-order complex-valued memristive neural

networks, time delay
PACS: 02.30.Yy

1. Introduction

As a crucial component of artificial intelligence, neural
networks have been widely applied in optimization, signal
processing, associative memory, parallel computation, pattern
recognition, artificial intelligence, image processing, control
system, and so on.[!=> Most of the related results concentrate
on real-valued neural networks (RVNNs). [6-8] Notably, the re-
search direction of neural networks is changing from the tradi-
tional real-valued domain to the complex-valued domain, and
some scholars are beginning to study complex-valued neural
networks (CVNNs).[°l Compared with RVNNs, CVNNs have
more complex characteristics and wider practical applications,
which make it possible to solve those problems that RVNNs
cannot, for instance, the problem of XOR!91 and the detec-
tion problem of symmetry.[!! Nowadays, an increasing num-
ber of scholars carry out the study on CVNNs,[!2-15] and the
potential of CVNNSs in electromagnetic, optoelectronics, fil-
tering, remote sensing, signal processing, and other areas are
also developed. [16-20]

Fractional-order calculus can describe the systems with
genetic and memory properties more accurately due to its non-
locality and infinite memory.!?!=2%! In recent years, fractional-
order complex-valued neural networks (FCVNN5) have drawn
extensive attention and some interesting phenomenons have
been reported.!?03* Tt is noteworthy that most of the re-
search methods are based on splitting the FCVNNs into two
real-valued systems and obtaining the relevant conditions by
studying these real-valued systems. Since the separation of
complex-valued activation functions cannot always be explic-
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itly separated and the increase in system dimensionality may
lead to the complexity of system analysis. Therefore, it may
be more valuable to analyze the FCVNNs as an entirety. In
Ref. [34] we considered the FCVNNs as an entirety and ob-
tained the global dissipativity and quasi-Mittag—Leffler syn-
chronization of the systems by proposing a new fractional-
order inequality.

In 1971, Chua first introduced the nonlinear resistive

.31 Since memris-

element which is called the memristo
tors have memory properties similar to biological synapses,
the memristive neural networks (MNNSs) can better simu-
late the human brain and have been widely used in novel
biological models for associative memory, real-time encod-
ing and compression, optimization with massively parallel
computing, 331 etc. Nowadays, some interesting results on
fractional-order complex-valued memristive neural networks
(FCVMNNG) have been published.[**-*3] However, due to the
limited switching speed of the amplifier, time delay is unavoid-
able in neural network circuits, which could influence the sta-
bility of the system.[*4] Taking these facts into considera-
tion, time delay should be considered in the FCVMNNS.
Synchronization was raised by Pecora and Carroll in
1990,71 which denotes the phenomenon of system states
consistency in time. In recent years, synchronization has
been widely applied in secure communication, informa-
tion processing, biology,*% etc. Currently, related syn-
chronization results of FCVMNNs have been studied in
literature. [41:4344.51.321 In Ref. [41], by designing a simple lin-
ear feedback controller, the global asymptotical synchroniza-
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tion of FCVMNNs with parameter uncertainties and multiple
time delays was derived according to the comparison prin-
ciple. By using the Gronwall-Bellman integral inequalities
and feedback control technique, the finite-time projective syn-
chronization of FCVMNNSs with time delays was achieved
in Ref. [43]. The ultimate Mittag—Beffler synchronization of
FCVMNNs with time delays was achieved by the fractional-
order Leibniz rule, Razumikhin-type method and complex-
valued adaptive controller in Ref. [44]. In Ref. [51], the au-
thors dealt with the complex projection synchronization for a
class of FCVMNNSs with multiple delays by employing the
hybrid control strategy. Some sufficient criteria were ob-
tained to ensure the quasi-synchronization of FCVMNNSs with
switching jumps mismatch by constructing a suitable Lya-
punov function in Ref. [52]. Note that most scholars concen-
trate on asymptotic behavior, which means that synchroniza-
tion is achieved when the time is infinite. Compared to the
infinite-time synchronization, the finite-time synchronization
has a faster convergence speed and better robustness, 33! which
is more reasonable in realistic applications. It is worth not-
ing that finite-time synchronization has been applied in many
practical applications, such as image encryption and satellite
positioning. Hence, it is indispensable to investigate the finite-
time synchronization of FCVMNNS.

Taking into account the above factors, in this paper we in-
vestigate the FTMLS of FCVMNNs with time delay, and the
major contributions are summarized as follows:

(1) Unlike the traditional separation technique in
Refs. [26,28,29,32,40-45], this paper
FCVMNNSs as an entirety. Based on the property of complex-

considers the

variable function and Lyapunov stability theorem, some suf-
ficient conditions are established to realize the FTMLS of
FCVMNNSs with time delay.

(i1) Based on the complex-valued sign function, a novel
complex-valued feedback controller is devised to realize the
FTMLS of FCVMNNSs with time delay. By adjusting con-
troller parameters, the FTMLS of FCVMNNs with and with-
out time delay can also be realized. In addition, the asymp-
totic synchronization of FCVMNNs with time delay can be
obtained by utilizing the comparison theorem, which extends
the existing results in Refs. [33,42,43].

(iii)) The upper bound of synchronization settling time
(SST) can be estimated by establishing a new fractional dif-
ferential inequality. Moreover, compared with the previous
results in Ref. [43], the upper bound of SST in this paper is
more flexible and less conservative.

This article proceeds as follows. In Section 2, some pre-
liminaries are given. The main results and simulation exam-
ples are provided in Sections 3 and 4, respectively. Finally, the
summary is provided in Section 5.

Notations: In this paper, N represents the set of pos-

itive integers. R and C denote the set of real numbers and
complex numbers. C”" represent the n-dimensional complex
vectors. For any x € C, Re(x) and Im(x) represent the real part
and imaginary part of x, X denotes the conjugate of x,

|Re(x)| + |Im(x)], |x|> = V/x%. For any X = (x1,x2,.. .,
n 1/2
i=

2. Preliminaries and system description

x)T e

2.1. Preliminaries

Definition 14 g(¢) : [0, +00) — C is an integrable func-
tion and the fractional-order integral of g(¢) is

oﬁanzféy[a—d

where I'(+) is the Gamma function.
Definition 21541 Define g(r) € C"(]0, +0), C), the Caputo
fractional-order derivative of g(¢) is

_ 1 4 g(”)(c)
a F(”—S)/o (t—o)e—ntl do,

wheren € Nt andn—1< € <n.
Definition 354 The two parameters Mittag—Leffler func-

§Dfg(1)

tion is . P
E; ,(6) = _,
@)= X
where A >0, 4 >0 and § € C. Particularly, when A = =1,
E1’1(6) :e‘s.

Lemma 1033
C1([0, +o0),C), then

Let 0 <e< 1, 0€R and g(t) €

1+ G) _

CneE o € Cne

oD; _ t)oD;g(t).

Lemma 2331 For any r(t) € C, 0 < € < 1, the following

formulas hold:

@ §DF (1),

i) FONlr0)] = sign?(Re(r(r))) + sign?(Im(r(1))) =
|[7(2)]|;, where [r(¢)] = sign(Re(r(z))) +isign(Im(r())) is the
sign function of r(z).

Lemma 3! Let L(¢) : [0, +o0) — C satisfy

< 1 (FWIEDEr() + (05 DE (D))
1]
)

SDEL(r) < pL(t), O0<e<l,

where p € R, then the following inequality hold:
L(t) < L(0)E¢(pt?).
Lemma 415! Let a continuously differentiable function
L(t) : [0,400) — C satisfy
n
SDEL(t) = —oL(t) + _Zl LL(r—1), 0<e<]l, 0
Jj=
L(t) =9B(¢).

If o > 0and t; > 0, then lim;_, ;. L(¢) = 0.
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2.2. System description

The drive system is denoted as
)+ Z aij(s;(
n

+ Y bij(sj(0))g(s;(t — 7)) +1i(0),

j=1
i,jeENT, 2

OCDfsi(t) = _Clsl

1)) fi(s;(1))

where € € (0,1); s;(r) € C" represents the state of the i-th
neuron at the time #; ¢; > 0 denotes the self-regulating con-

stant; f;(-),8

neuron at the time ¢ and t — 7, respectively;

j(+) € C are the activation functions of the j-th
I;(t) € C denotes
the external input; s;(0) = s;0 € C is the initial condition of
Eq. (2); aij(sj(r)) and b;;(s;(r)) are complex-valued memris-
tive weights, defined by

dij |s; ()] < Wj,

aij(sj(t)) = @ij or dij |si(t)] =W,
dij |s;(t)| > W,

C b s < Wy,

bij(sj(1)) = § bij or bij |s;(1)[ =W,
bij |s; ()] > W,

where the memristive synaptic weights d;;, d;j, b;j, b;j € C, and
W; > 0 is the switching jump.
The response system is

+ Zau s]
n

+ X bij(55(1))8(5(t = 7)) +Ii(t) + uit), (3)

=1

CDEsi(t) = —ci5ilt

NJi(s())

where € € (0,1); 5;(r) € C represents the state of system (3),
u;(t) is the controller; 5;(0) = 5,9 € C is the initial condition
(3); a;j(5j(t)) and b;;(5;(t)) are complex-valued memristive
weights, defined by

djj |s;(t)| < W,

aij(5;(t)) = ai; or dy [5;(t)| =W,
dij |s;(2)] > W,

by [5i@0)] < Wy,

bij(s(t)) = § bij or bij [s;(t)| =W,
b,‘j |S/(t)| > W

where d;j, djj, bij, b;; € C are memristive synaptic weights.
To improve the robustness of FCVMNNSs with time delay,
we suppose that the activation functions satisfy the following
conditions:
(H1) Forall j € N, 1, £ € C, 3F;j,G; > 0 such that

|10 = O] < File—1],
&0 —g,»(@l <Gjli—1.
In FCVMNNSs (2) and (3), the memristive connection

weights a;;(-) and b;;(-) are discontinuous. Thus, we deal with
such systems under the framework of Filippov solution. [°]

Through the differential inclusion theory, system (2) can
be transformed to

n

6D5si(t) € —cisi(t)+ Y. Klaij(s;(1)]fi(s;(2))

=1
+ X Kby 0Dl ote ~ ) +10). @)
-
where
dij [s; ()] < Wj,
Klaij(s(t))] = q coay, dij} |sj(t)| =W,
G |s;(2)] > W,
bij [s; ()] < Wj,
K[bij(s;(1))] = co{b,], bij} |sj()|=Ww;,
bij |s; ()] > W;,

for i, j € N*, or there exist ¢;;(¢) € K[a;;(s;(¢))] and B;;(t) €
Kbij(sj(1))] such that

SDEsi(t) = —eisi(t)+ Y i (0)5(s5(0))
j=1
+ Z Bij(t)gj(s;(t — 7))+ Li(). o)
=1

Similarly, system (3) can be denoted as

n

6Dfsi(t) € —cisi(t) + ZIK[a,;,-(Ej(t))]fj(Ej(t))
=
+ )flK[bi,(sj(t))]gj(sj(r )+ () +ult), (6)
=
where
djj [s;(t)] < Wj,
Kla;j(5;(1))] = § co{aij, dij} [s;(t)] =W,
dij s;(t)] > W;,
bij I5;(0)| < W,
Kbij(5;(1))] = { colbij, bij} [5;(t)| =W,
blj ‘Sj(t)l >Wj7

for i, j € NT, or there exist @,;(t) € Kla;;(5;(t))] and B,»j(t) €

K[b;j(5j(t))] such that
§DEs0) = e+ 8,015

+ LBy 0siGi = D) T +ate). - )

Lemma 5! Under Assumption (H1), if f;(£W;) =

g;j(£W;) =0, i, j € N*, then
|Klaij(5,)(1)]£5(5;) — Klaij(s;) (1)1 £5(s))| < @}iFjls; — s,
|K[bij(s;)(1)]g,(5;) — K[bij(s;)(1))g(s))| < BiGls; —sjl,

100201-3
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that is, for any @;;(t) € Kla;;(5;)(t)], @ij(t) € Klaij(s;) ()], Theorem 1 Under controller (9), if Assumption (H1) and
Bij(t) € Klaij(s;)(1)], Bij(t) € Klaij(s;) (1)), the following inequalities hold:
d1 >0, >0, d;3>0,
15(55) ~ ) f5(s)| < OEIS; 55l { e e
Bij(1)gj(s;) — ﬁij(f)gj(sj)’ < BiGjls;j —sjl, then systems (2) and (3) can achieve FTMLS and the SST T
can be evaluated by
where ¢]; = max{d;;,d;}, ﬁ;; = max{l},-j,?}ij}. ) 1/e
Definition 4171 For any solutions s(¢) and 5(¢) of sys- €Y 2:(0)[{~"B(e,1 - @)
tems (2) and (3) with initial values s(0) and 5(0), 3 T € I < =l -
[0,+00), such that El &

Proof Construct the nonnegative function

=Y =) (11)
i=1

From Lemma 2, one has

|I5(t) = s(0)[] <1[s(0) — s(0)[|Ee(=Ar%), t>T,
then systems (2) and (3) can achieve FTMLS, and

To =inf{T > 0;5(t) —s(t) =0 for t > T}

6DfLi(1)
is called the upper bound of SST. Particularly, when € = 1, 1 & C e Core—~
< = i(t)oD; zi(t i(t)|oD; zi(t
the FTMLS are reduced to the finite-time exponential synchro- -2 l; ([Z’( NoDrzilt) + [(t)]o Drzil )>
nization. 1& -
=5 Z {(Ci +ki)zi(t)[zi ()] + (& +ki)Zi(t)[Zi(t)]}
i=1
3. Main results 13 & .
Hyy {[ (@50 1,6,0) - 05001
i=1 j=1

Define the error system as z;(¢) = 5;(¢) — s;(¢), then

SO - 0075050 |

+
o
=
:

6Dri(r) = ocDeE:() CDES:()

et z (@1(00£1(51(0) = @, (1) 15,0 )

_|_

N =

=

™= Q

{[zia)](ﬁi,(t)gxsj(r—r>> )55t~ )

I
~
I

; ( 1)g;(5;(r 1))~ ﬁij(f)gj(sj(f—f))) +[Zi(t)](l3,j( )81(510—7))—ﬁij(f)gj(sj(f—f)))}
it

) ®) - Z ‘51 Zl |Zl Z Ti Z’ |Zl(t - T)|1 (12)

where u;(t) is designed as From Eq. (15), we have

[(ci+ki)lzi()]zi(t) + (@ + ki) 2i(0)]2i(1)]

n

—_

ui(t) = —kizi(t) = &ilzi(0)]]ai(0)|7 = rilzi(O)|zi(t = )1, (9)

- 5i:l
where k; > 0, &; and r; are real numbers. n
Then Eq. (8) can be written as - i;R e ((ci+ki)lzi(n)]zi (1)
§DE% (1) - 21 [Re(cs + k) (|Re(zi (1)) + [1m(z(1)])
= —cizi(t J; (q)l, )i (s5(1)) — wij(t)fj(s,-(t))) + Im(c; + ki) (Re(zi(r)) sign(Im(z(1)))
— Im(z; (1)) sign(Re(zi(1)))) ]
+Z( 51t =) =815t —) < =Y (Re(e+ k) — [1m(cr+ k) Dl (13)
—kizi(t) = &ilzi(0)]|zi(0) [T — rilzi(0)]]zi(t = 7)1, (10) =l

Under Assumption (H1) and Lemma 5, we have

fZZ{zl (9 0085(55(0)) = 9y (1) £ (55())

For convenience, define the following denotations:

n i=1j=
81=1:21 [(Re(c,—kk)—lm cit+ k) ZF|‘PU|1] +[zz(t)]<(p”( 0] - (Pij(t)fj(sj(t)))}
:Zn; {r, Xn"lG,|ﬁ[;|1], = ;éh i,jeNT. < Zn}ztl Re fJ 5;(t fj(sj(t)))
i= j= i= i=1 j=

100201-4
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x (Re(@y;) sign(Re(zi(t))) + Im(@;;) sign(Im(z;(1)))) |
Zf Z, [Im (£;(5,(t)) — £;(s;(t)))
x (Re

e(¢;;) sign(Im(z;(t))) — Im(¢;j) sign(Re(zi(1)))) ]

< X X (R 5 16,015
Fmf550) (50 i)

< X, Lol 0 (149

Similar to Eq. (14),

5 1 L (GOIB,08,(5,0 - ) Byt (0 )
i=1j=

+[zi(0)] (B (1)8(55(t = 7)) = Bij(1)g(s;(t = 7))) }

< X YOl ol (s)

1j

Through Lemma 2, one has

—Z&a
:—Zma
_ZMa
—;mmol

From Egs. (13)—(16), we have

BT - Y e 0] — o)

i=1

)IP (sign®(Re(zi(1))) +sign® (Im(zi(1))))

7)|1 (sign’(Re(zi(1))) + sign” (Im(zi(r))))

IN

—Zr,~|z,~(t—r)|1. (16)
=1

6DFLy (1)

IN

— il [(Re(ci +ki) — |Im(c,- +k,')|)

n
=Y Elofi ||z
=

rm—iamwl

ALE(1). (17)

- f [ri— Zn: Gi|Bij’|l} |2i(t
i=1 j=1
= —81L1(t) — 82L1 (t — ’L') —

Since d; > 0, d» > 0, and d; > 0, then

OCDle (l‘) < —8]L1 (t) — 82L1 (l — ‘L') — (93L?([)

< —0i1Ly((2). (18)

Based on Lemma 3, we have
Li(t) < Li(0)E¢(—01%), (19)

that is,

Z |zi(t)1 < Z 12:(0)]1 Ee(—011°). (20)

From Eq. (20), we can obtain
z:(®)[[1 < 1|z:(0)[ |1 Ee(—01t®), 1)

which shows that the error system (10) is Mittag—Leffler sta-
ble. In other words, it means that the systems (2) and (3) are
Mittag—Leffler synchronization.
In the following, the SST of systems (2) and (3) is given.
From Eq. (17), we have

§DEL (1) < —A5LP(1). (22)

Since 0 < @ < €, under Lemma 1, one has

AI'(1+€e— o)
Crere—0 3
D;L HH——n———— 23
0t =1 ( ) = F(l _a)-) (23)
Taking the fractional integral of Eq. (23),
_ B sI'(1+¢e—o)
ngt—ng()<—1£—
1 ( ) 1 ( ) = 01 F(l _ )
(93F 1—|—8 D)
= d
/ rl-o)(r—1)'-¢ !
&3[8
= —— 24
eB(e,1 - @)’ 24
where B(m, n) is the Beta function.
Since L{~?(t) > 0, we have
(93l£
-0 < - 25
(0= eB(e,1 — @) 23)
By simplifying Eq. (25), one has
€L (0)B(e,1 - @)\ /¢
< (OB 6
3

where d3 = Z &;. Tt implies that the SST T} can be denoted as
n 1/e
€Y |z(0)[{~"B(e,1 - @)
< | =L _ . 27
‘Zl &i
i=

Therefore, the state trajectories of systems (2) and (3) can
be synchronized within 77 under controller (9).

Remark 1 From Theorem 1, we can realize that the SST
T; decreases monotonically with respect to the controller gain
&;. This means that the SST T; can be adjusted by flexibly
changing the controller parameters, which improves the relia-
bility and safety of systems.

Remark 2 In Refs. [40-45], researchers divided the
FCVMNNSs into real part and imaginary part and established
the criteria of the two parts. However, this method may cause
some problems. First, the complex-valued activation functions
cannot always be explicitly separated, e.g., the real and imagi-
nary parts of g(Z) = (1—e %) /(1+e¢ 2
separated. Second, the increase of system dimension will lead

) cannot be explicitly

to more difficult analysis with the decomposition of complex-
valued system. Hence, the separation method cannot be ap-
plied in all complex-valued systems. In this article, the sys-
tem is analyzed as an entirety without the separation method

100201-5
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in the complex-valued domain to avoid these problems. It is
worth mentioning that in Ref. [45], the authors investigate the
finite-time stabilization of FCVMNNs with proportional de-
lays by using Holder inequality, Gronwall inequality and in-
equality scaling skills, which is different from the Lyapunov
direct method used in this paper.

When @ = 0, controller (9) can be simplified to

ui(t) = Silz(@)] —rilz@llz—1)h. 28

Corollary 1 Under controller (28) and Assumption (H1),
if the following inequalities hold:

—kizi(t) —

51 >0,
§2>0,
§3>0,

where 9 = o [(Re(c,» ki) —|Im(ei +k)]) — X E|<p;j|1] ,
i= Jj=

dy = ié ["i —jil Gi\ﬁf}h}, EE

(3) can achieve FTMLS. In addition, the SST 75 is the solution
to the following equation:

n
= Y &;, then systems (2) and
i=1

_ 53
E (-0t )= ——— | 29
e(Zoir%) 91L>(0) + 93 )

Proof Consider the same function:
n
=Y la(®h. (30)
i=1

Similar to Theorem 1,

SDELy(t) < —01Ly(t) — d2La(t — T) — 93. (31)

since 51 > 0, 52 > (0, and
53 > 0, systems (2) and (3) are Mittag—Leffler synchroniza-

According to Theorem 1,

tion.
Next, the SST of systems (2) and (3) will be given.
From Eq. (31), one has

6Df Ly (1) <

< —gle(l) —§2L2(l— ‘L') —53
< —d

Ly(t) — 93. (32)
From Eq. (32), 3 ®(1) >0,
SDELy(t) + (1) = =31 La(t) — 95. (33)

Taking fractional integral of Eq. (33), one has

Lz(l‘) —LQ(O) = —Olfq)(t) +()It8(—§1L2(l‘) —53)

= F)
= —[fD(t) — 910IE (La(t) + 5—3). (34)

1

From Eq. (34), we have
0 —
H(1) = Ly(0) + 5—3 —D0IFH() —oIf (1), (35)
1

where H(t) = Ly(t) + (93/91).
By Laplace transform of Eq. (35), we can obtain
D(s)
s€ +§1 ’

1) = 1a0)+ 2) - (36)

s€ 404 d1

where H(s) = L[H ()] and ®(s) = L[D(¢)].
Taking the inverse Laplace transform of Eq. (36), we have

H(t) = <L2(0)+ 23

—D(1) %

)Eg( 011%)
1
t* 7 Ee e (—011%). (37)

Due to ®(t), £~ E¢ ¢(—d11%) are non-negative, we have

Ly(1) < <L2(0) + )Eg(altg) —— (38)
1

From Eq. (38), we can obtain the SST 7, which is the
solution to the following equation:

= d
Ee(—01f) = =— > (39)
d1L,(0) + 93

Remark 3 In Theorem 2 of Ref. [43], Zhang and
Deng achieved the finite-time projective synchronization of
FCVMNNs with time delay by designing a discontinuous
feedback controller and obtained the time estimation inequal-
ity

thng(t) < —01Ly(t) — dala(t — 1) —d3 < —d3. (40)

By simplifying Eq. (40), the SST T* can be denoted as

1/€
T < <F(8+81)L2<0>> _ @
3

Obviously, compared to the time estimation inequality (32),
Eq. (40) scales the first term —d 1L, (), which implies that our
SST T is less than T*. Hence, the results of Corollary 1 are
less conservation than Theorem 2 in Ref. [43].

When the time delay T = 0, systems (5) and (7) can be
transformed to

CDEsi(1) = —eisit) - Y. @0 (s, () L 1). (42

Jj=1

and

§DEsi(1) () f5(55(0) +Ii(t) +ui(t). (43)

n
= —¢;5i(t Z
From Egs. (42) and (43), the error system is rewritten as
c n
(D) = —czn) + Y (9,5(0)41(55(0))
j=1

— i (1)fi(s;(1))) +14(). (“4)
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Similarly, the controller (9) can be simplified to
ui(t) = —kizi(t) — &ilzi (1)) |z:(1)|7 - (45)

Corollary 2 Under controller (45), if Assumption (H1)
and the following inequalities hold:

81>0,
0<m<e,
n

n
where 9y = 3 [(Re(c,- k) = [Im(ei +k)) — & n|<p;j|1] ,
i= j=
then systems (2) and (3) are FTMLS, and the SST 73 can be
evaluated by
n 1/e
e Y |z(0)[f"B(e,1-@)
< | = : (46)

i=1
Remark 4 The proof of Corollary 2 is similar to Theo-
rem 1. In Theorem 3 of Ref. [33], the finite-time synchroniza-
tion of FCVNNs was investigated by the property of complex-
variable functions. However, time delay and memristive con-
nection weights are not discussed in Ref. [33]. Hence, the
result of Corollary 2 can be seen as the generalization of The-
orem 3 in Ref. [33].
When neglecting the effect of |z;(t — 7)|; and |z;(¢)]; in
controller (9), the converted controller is as follows:

l/li(t) = —kizi(t). (47)

Corollary 3 Under controller (47) and Assumption (H1),
if the following inequalities hold:
9 >0,
=~ oo (€
0 < df <dfsin (—n) ,
2
where 9f = ¥ |(Re(ci+ k) — |im(c; + k)] - zlﬂ|¢;j|1],
i= j=
— n n
d5 = ¥ ¥ Gi|Bijli, then systems (2) and (3) are global
= e

i=1j=
asymptotic synchronization.

Proof Consider the same function:
n
Ly(t) = Y |zi(0)]1. (48)
i=1

Similar to Theorem 1, one has

SDEL3(t) < —07Ls(t) + 95 Ls(t — 7). (49)
Next, we construct the delayed system as follows:

SDEE(t) = =07 E(1) + 05 E(t — 1), (50)

where Z(¢) > 0, and the initial condition of Z(¢) is consistent
with that of L3 (¢).

The Laplace transformation of Eq. (50) can be denoted as
1 B vl LR
EE(s)—s" ' 2(0) = —Bf‘E(s)—F&z*/ e S E(1—1)di. (51)
0
Then the characteristic equation (51) can be written as
S+ 0; — e T =0. (52)

Supposed that s = 7i (7 € R) is the pure imaginary root of
Eq. (52), then

|n|® {cos <%) +isin (%) } —s—é?
= é;;[cos(hr) —sin(hr)}. (53)

Separating the real part and imaginary part of Eq. (53),
one has

|72|€ cos (%) —i—é? = 95 cos(ht),

— (54)
|A[€ sin (%”) — 35 sin(hr).
From Eq. (54), we have
~2 . semy =2
iPe+0; +297cos () =5 - (55)

Consider |A|¢ as the variable of Eq. (55), we can obtain
the discriminant of Eq. (55) as

8 = [rens (F)] -4 (-7
4 (aj*z 97 sin? (%”)) . (56)

IN

According to 0 < ;9\2; < gfsin (%) and 0 < € < 1, we can
obtain A < 0. This means that, for any 7 > 0, there have no
pure imaginary roots of characteristic equation (50).

Therefore, system (50) is global asymptotic stable. Based
on Lemma 4, system (8) is global asymptotic stable, which
means that systems (2) and (3) are global asymptotic synchro-
nization.

Remark 5 Evidently, by adjusting the controller param-
eters, the FTMLS of FCVMNNs with and without time de-
lay can be realized, and the asymptotic synchronization of
FCVMNNs with time delay can also be obtained by utilizing
the comparison theorem, which extends the existing results in
Refs. [33,42,43]. Hence, our results are more general and less
conservative.

4. Numerical examples

To demonstrate the validity of the results, some numerical
simulations are provided as follows:

Example 1 Consider FCVMNNS (2) and (3) as the drive-
response systems, where i = 1,2,3, € =0.95, 7 = 0.1, the acti-
vation function f;j(s;(r)) = tanh(Re(s;(r))) +itanh(Im(s;(¢)))
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and g;(s;(r — 1))

7)));

= tanh(Re(s;(t — 7))) + itanh(Im(s;(r —

I(t) =0and
I+i 0 0
C=diag(c;))=| 0 1+i 0 [,
0 0 I+i
- L4+ 1.4, |s1()] > 0.5,
11(s1) 0.8+1.71, |s1(r)] <0.5,
—2.1—-1.9i, |s2(t)] > 0.5,
an(s2) —1.1-1.1i, |s2(z)| < 0.5,
L1+ 1.3i, |[s3()] >0.5,
arz(s3) —2.1-2.1i, [s3(r)] <0.5,
194191, [si(2)] >0.5,
a1 (s1) = 1.6+ 1.6i, |s1(1)] <0.5,
1.241.2i, |s2(2)] > 0.5,
axn(s2) L9+ 171, [s2(1)] <0.5,
. —L1—L1i, [s3(r)| > 05,
23(83) —1.6-3.51, [s3(t)] <0.5,
- —0.9—11i, |s1(t)] > 05,
1= 09409, si(1)] <05,
[ —02-19i, |s,(1)] > 05,
ax(s) = —0.6—2.51, |s»2(r)] <0.5,
2.1+42.1i, |s3(r)] > 0.5,
az3(s3) 0.5+0.51, |s3(t)] <0.5,
- —1.240.5i, |s1(t)] >0.5,
11(s1) —0.2—-0.3i, |s1(r)] <0.5,
134020, |s:(r)] > 0.5,
bia(s2) —{ —1+0.2i, [s2(r)] <0.5,
, 1.2+0.4i, |s3(r)| >0.5,
13(s3) 2.1-0.3i, |s3(1)] <0.5,
, 1.940.1i, |si(1)] >0.5,
2060 =107-0.1, [si(1)] <05,
, —1.940.3i, |s2(r)] > 0.5,
22(s2) —1.6-0.2i, [s2(z)] <0.5,
por(ony — | ~11+04i, [s3(0)] > 05,
503 =\ Z0.94038i, |ss(1)] < 0.5,
. —1.2-0.3i, |s1(r)] >0.5,
31(81) —0.8—-0.51, [s1(r)] <0.5,
—Re(s(t))
(a) —Re(3(t))

2.5

2.0+

é 1.5

£ 104

2 0.5+

3 0

2 054

—1.04

—1.5-

2

b(sr) = —1.5—-0.4i, |s2(r)] > 0.5,
32207 034044, |s2(1)] < 0.5,

[ —1.6+0.3i, |s3(r)] >0.5,
bya(s3) = { —1.9-0.2i, |s3(r)] <0.5.

The initial values conditions of systems (2) and (3) are se-
lected as s1(0) = —240.2i, 5,(0) =4 —0.5i, 53(0) =2+ 0.4i
and 51(0) = —0.5—2i,5,(0) = 0.4+ 44, 53(0) = —0.3 — 2i.

Without the controller (9), the phase trajectories of real
and imaginary parts of systems (2) and (3) are shown in Fig. 1.
Especially, Fig. 2 shows the state trajectories of real and imag-
inary parts of systems (2) and (3). Obviously, systems (2) and
(3) cannot reach the same state in finite time, which means that
systems (2) and (3) cannot achieve FTMLS.

By simple computation, we can obtain F; = G; =1, i =
1,2,3. When choose @ = 0.75, K = (10 + 71,10 + 71,10 +
7i)T, & = diag(8,8,8), r; = diag(9,9,9). Under the controller
(9), the state trajectories of systems (2) and (3) are given in
Fig. 3. The simulation results show that systems (2) and (3)
can realize FTMLS, and the SST 77 = 0.8303 is evaluated ac-
cording to Theorem 1.

When @ = 0, T = 0.1 and the controller parameters re-
main the same, system (10) can converge to zero in finite time,
which is shown in Fig. 4(a). And the SST T, = 1.4766 is eval-
uated based on Corollary 1. By choosing 10 random initial
conditions, the synchronization errors state can converge to
zero in finite time, which is shown in Fig. 4(b).

Remark 6 When we choose the same initial values con-
ditions of systems (2) and (3) and the same controller parame-
ters, in Ref. [43], the SST T* can be evaluated by

1/
T = (F(e * ;)LZ(O)> = 2.0972.
3

Evidently, in Fig. 4(a), T, = 1.4766 < T*, the result given in
Corollary 1 is accurate than the result in Ref. [43]. Hence,
Corollary 1 provides a more general result.

—Im(s(t))
(b) —Im(5(t))

3~

—~ 24

& 1

i

S

Z 11

g

—2 4 _92

/(; /%\x\\
< &
—341 42 X&\
R )

Fig. 1. (a) Phase plot of the real part of drive-response systems (2) and (3) without the controller (9). (b) Phase plot of the imaginary part of
drive-response systems (2) and (3) without the controller (9).
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s, (a)

S ot — Re(s1(t)) —Re(s1(¢)) |
=0

s -2 1
) 2 4 6 8 10
= t(s)

s 4 ————

£ of — Re(s:(t)) —Re(w(d) |
Y

= 27 1
= 4 . L . L . L . . .

2 %0 4 10
= t (s)

s 4 R Y R
) — Re(s3(t)) — Re(ss(t))
= Ow
= 72 1
z 4 2 4 6 8 10
~ t (s)

E

E

=z 4 —

'L;, 2t — Im(s2(t)) i
= 0k 59(t))

= -2y

= _1 e T

Z 0 8 10
= t(s)

= 4 P S S —

& ol —TIm(ss(t)) ]
E 0 Im:0) 1
= -2

g 40 2 4 6 8 10
= t(s)

Fig. 2. Under 7 = 0.1, @ = 0.75: (a) the state trajectories of the real parts of drive-response systems (2) and (3) without controller (9), (b) the
state trajectories of the imaginary parts of drive-response systems (2) and (3) without controller (9).

3 (a)

£ ol — Re(s:(t)) — Re(51(t)) ]

~

= Uy 1

T -2 1

k] 40 2 10

~ t(s)

T 4 . . . : . —— . .

g ol — Re(sa(t)) — Re(5a(t)) ]

a4

= O

S —2r 1

% —4 L L L L L L L L L

& 0 2 4 6 8 10

~ t (s)

= 4 —_———————————————

z 2 — Re(ss(t)) — Re(s3(t)) i

= OW

= 27 1

4 2 4 6 8 10
t(s)

= (b)

F 4 ' ' ' ' ' j : ' '

% 2f ]

= Of — Im(s1(2)) 1

= -2 — Im(51(t)) 1

El —49 2 4 6 8 10

~ t (s)

F 2 1

= 0 — Im(sa(t))

= —2r — Im(sa(t)) 1

El —4 2 4 6 8 10

~ t (s)

20 1

= OF — TIm(ss(t)) 1

< -2 — Tm(55(t))

4 2 4 6 8 10
t(s)

Fig. 3. Under 7 = 0.1, @ = 0.75: (a) the state trajectories of the real parts of drive-response systems (2) and (3) under controller (9), (b) the
state trajectories of the imaginary parts of drive-response systems (2) and (3) under controller (9).

@ T reay
4 —RC(ZZ(t)) 1
al o — Re(z3(¢)) |
=
ol _ — Im(2zo(t .
L5 1.0 2.0 hn(zz(t))
= 1 A
X 0 — - 7
. *=2.0972 1
T=1.4766
) 1
_3/ 1

—4 N
0 4 6
t(s)

(b)
2
-~
oo
)
0 D) 4 6 8
t (s)
2
™
T oo
)
0 2 4 6 8
t (s)
2
Z o
N9
0 2 4 6 8
t (s)

Fig. 4. Under 7 = 0.1, @ = 0: (a) the error state trajectories under controller (28), (b) state trajectories of error system z(¢) with 10 random

initial conditions.

5. Conclusions

In summary, we have considered the FTMLS of a class
of FCVMNNSs with time delay. Different from the separa-
tion technique, we take the FCVMNNS as an entirety to an-

alyze the system. Firstly, under the framework of Filippov

solution, the original systems are transformed into the right-
hand continuous systems. Moreover, based on the property
of complex-variable function and Lyapunov stability theorem,
some sufficient conditions of FTMLS are obtained by devis-
ing a complex-valued feedback controller. Meanwhile, the
upper bound of the SST can be estimated by fractional dif-
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ferential inequality. Compared with the results in Ref. [43],
our SST is less conservative. Furthermore, by adjusting con-
troller parameters, the global asymptotic synchronization of
FCVMNNs with time delay can also be realized, which im-
proves and enrich the results in Refs. [33,42,43]. Note that in
Ref. [36], the authors focused on the application of memris-
tive neural networks in image encryption. In the future, we
will consider applications of FCVMNNSs in image encryption.
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